We study how cognitive abilities correlate with behavioral choices by collecting evidence from almost 1, 200 subjects across eight experimental projects concerning a wide variety of tasks, including some classic risk and social preference elicitation protocols. The Cognitive Reflection Test (CRT) has been administered to all our experimental subjects, which makes our dataset one of the largest in the literature. We partition our subject pool into three groups depending on their CRT performance. Reflective subjects are those answering at least two of the three CRT questions correctly. Impulsive subjects are those who are unable to suppress the instinctive impulse to follow the intuitive -although incorrect-answer in at least two 2 questions. The remaining subjects form a residual group. We find that females score significantly less than males in the CRT and that, in their wrong answers, impulsive ones are observed more frequently. The 2D-4D ratio, which is higher for females, is correlated negatively with subjects' CRT score. We also find that differences in risk attitudes across CRT groups crucially depend on the elicitation task. Finally, impulsive subjects have higher social (inequity-averse) concerns, while reflective subjects are more likely to satisfy basic consistency requirements in lottery choices. JEL Classification: C91, D81, J16
Introduction
There is a growing literature that studies the link between various aspects of socio-economic behavior, such as risk, time, or social preferences, and proxies of cognitive ability of various formats. These measures vary from school and college performance, such as the Grade Point Average (GPA, Kirby et al., 2005) , college entry standardized test scores, such as GRE or SAT (Dohmen et al., 2010; Chen et al., 2013) , up to more customized protocols, from the classic IQ test (Borghans et al., 2008b) to the Wonderlic test, aimed at assessing problem-solving ability (Ben-Ner et al., 2004) .
1 All these contributions stress the importance of individual heterogeneity, with specific reference to cognitive abilities, as a fundamental factor to understand and predict individual and social behavior.
Cognitive ability is also a fundamental component of all theories that advocate a dual and parallel cognitive deliberation process (Evans, 1984; Kahneman, 2011): one ("System 1", or intuitive, heuristic. . . ) fast, automatic, associated with a low cognitive load, the other ("System 2", or controlled, analytic. . . ) more cognitively demanding. The Cognitive Reflection Test (CRT hereafter, Frederick, 2005) illustrates the interaction between these two cognitive processes. It is a simple test of a quantitative nature especially designed to elicit the "predominant cognitive system at work", either 1 or 2, in respondents' reasoning:
CRT1. A bat and a ball cost 1.10 dollars. The bat costs 1.00 dollars more than the ball. How much does the ball cost? (Correct answer: 5 cents).
CRT2. If it takes 5 machines 5 minutes to make 5 widgets, how long would it take 100 machines to make 100 widgets? (Correct answer: 5 minutes).
CRT3. In a lake, there is a patch of lily pads. Every day, the patch doubles in size. If it takes 48 days for the patch to cover the entire lake, how long would it take for the patch to cover half of the lake? (Correct answer: 47 days).
The beauty of the test is that, to each question, is associated an immediate, "impulsive", answer (10, 100 and 24, respectively) that, although incorrect, may be selected by those subjects who do not think carefully enough. As Frederick (2005, p. 27) puts it,". . . the three items on the CRT are easy in the sense that their solution is easily understood when explained, yet reaching the correct answer often requires the suppression of an erroneous answer that springs "impulsively" to mind". Frederick (2005) shows that CRT performance significantly correlates with risk and time preferences: more reflective subjects are, on average, less risk-averse and more patient. Recent studies also document that the CRT is associated with subjects' gender-specific exposure to testosterone (Bosch-Domènech et al., 2014) . In addition, it helps to explain some classic biases in behavioral finance, such as the socalled "base rate fallacy" (Bergman et al., 2010; Hoppe and Kusterer, 2011; Oechssler et al., 2009; Alos-Ferrer and Hügelschäfer, 2015; Noussair et al., 2014; Kiss et al., 2015; Insler et al., 2015) .
The CRT has also gained attention for the fact that, contrary to other proxies of cognitive abilities such as the SAT or the Wonderlic Test, females score significantly less than males. This stylized fact has been established in a wide variety of studies (Frederick, 2005; Hoppe and Kusterer, 2011; Oechssler et al., 2009 ) and is also confirmed by the evidence reported in this paper.
It may be worth highlighting that the CRT provides not only a measure of cognitive abilities, but also of impulsiveness and, possibly, other individual unobservable characteristics. For instance, the number of correct answers in the CRT has been shown to be positively correlated with numerical literacy, mathematical skills, and various psychological dimensions (Morsanyi et al., 2014; Toplak et al., 2011; Borghans et al., 2008a) . This means that the CRT alone cannot reveal the cognitive and psychological mechanisms underlying individual heterogeneity in economic behavior. For instance, it is possible that subjects performing high in the CRT are closer to risk neutrality because they are less impulsive or because they better understand the decision problems at stake. This is why, in this paper, we look closely at the relationship between CRT performance and physiological, psychological and socio-demographic characteristics (Section 3). In addition, we also relate CRT scores to alternative measures of cognitive ability, such as financial literacy and consistency in risky choices (Section 6).
In the last five years, the CRT has been administered to the participants in eight experimental studies, both at LaTEx and CESARE, the experimental labs of the Universidad de Alicante and LUISS Guido Carli in Rome, respectively, for a total of nearly 1,200 observations (see Section 2 for a detailed description). To get directly into the discussion around which this paper is built, Figure 1 reports the distribution of CRT answers of our compound dataset. As Figure 1 shows, in none of the cases the modal response corresponds to the correct answer. Instead, the mode (10, 100
and 24, respectively) is always associated with "the erroneous answer that springs impulsively to mind". In this respect, our evidence is perfectly in line with what is reported in the literature: for all three questions, the impulsive (System-1) responses are much more frequent than the reflective (System-2) ones (Gill and Prowse, 2015) . Figure 1 also shows that the response distribution is not completely polarized between these two answers: there are also alternatives -neither reflective, nor impulsivethat are selected by a non negligible fraction of individuals. These subjects' answers fall short with respect to the dichotomy "reflective-impulsive" along which the discussion on CRT performance has often focused upon (see, e.g., Frederick, 2005; Brañas-Garza et al., 2012; Grimm and Mengel, 2012) .
In order to further investigate this issue, this paper puts forward an additional index, labelled as i CRT, which is meant to measure cognitive "impulsiveness" by means of the same three CRT questions: iCRT = 1(CRT 1 = 10) + 1(CRT 2 = 100) + 1(CRT 3 = 24), where 1(.)=1 if condition (.) is satisfied, and 0 otherwise. By analogy with the standard CRT score, an index from 0 to 3 that counts the number of correct answers in the CRT, our iCRT is meant to measure the inability to suppress the erroneous intuitive answer, which in our view provides as important information as the CRT score in characterizing our subject pool. As our previous discussion suggests, we expect females to have, on average, higher i CRT scores, but additional behavioral dimensions need to be explored. Figure 2 reports the distribution of CRT scores disaggregated by gender. The mode is zero for both genders, but the fraction of females who fail the three questions is much higher than the corresponding fraction of males. By the same token, males' average CRT score is significantly higher (1.12 vs. 0.58, p < 0.001), while the opposite holds for the i CRT score (1.46 vs. 1.93, p < 0.001).
Panel A in
However, there is also a significant fraction of subjects (19% of our pool) who score "low" (i.e., not more than 1 correct answer) in both CRT and iCRT, thus suggesting that cognitive (ir-)reflection does not seem to fully explain their cognitive processing.
These considerations yield the partition of Panel B, where subjects are assigned to one of three categories, depending on whether: i) they scored 2 or more in the CRT ("Reflective"), ii) they scored 2 or more in the iCRT ("Impulsive"), or iii) they scored poorly in both tests (≤ 1, "Residual"). As we see from Panel B of Figure   2 , while the first two groups have a strong gender component, the latter distributes across genders almost equally. The remainder of this paper follows the basic layout of Frederick (2005) , in that we provide additional evidence on risk aversion, gender differences, or the relation between CRT and alternative proxies of cognitive ability, around which the original debate on cognitive reflection has been developing over the last 10 years. In addition,
we enrich the discussion along less explored dimensions, such as social preferences.
More specifically, Section 2 provides a brief description of the structure of our dataset and the associated experimental projects. Section 3 correlates CRT scores with subjects' observable characteristics grouped into three broad categories: physiological, psychological and socio-demographic. We find that the large gender difference in CRT performance is significant even after including a large number of these individual controls.
Sections 4 and 5 use our behavioral evidence to look into the link between cognitive reflection and risk and social preferences, respectively. As for the former, we show that the negative correlation between CRT performance and risk aversion crucially depends on the elicitation protocol, thus confirming the evidence in Andersson et al. (2013) . As for the latter, we find that our CRT partition uncovers novel evidence on the relation between cognitive reflection and social preferences:
impulsive subjects have greater (inequity averse) distributional concerns than the other two groups.
In Section 6 we relate CRT performance to alternative measures of cognitive ability. Here we find that reflective subjects are more likely to satisfy some basic "consistency" requirements in their lottery choices and have, on average, higher grades at college (Frederick, 2005) . Finally, Section 7 concludes, followed by an Appendix containing supplementary empirical evidence.
Data and methods
We collect data from eight experimental studies carried out at the Laboratory of (Manning et al., 1998) . The relationship between 2D:4D and several individual characteristics, such as risk aversion, competitiveness, prosocial preferences, cognitive ability or career choices has been extensively studied in the literature (Apicella et al., 2008; Coates et al., 2009; Sapienza et al., 2009; Pearson and Schipper, 2012; Bosch-Domènech et al., 2014) .
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As for subjects' psychological characteristics, we use a reduced version of the "Big Five" personality inventory (Benet-Martinez and John, 1998; John and Srivastava, 1999) . In its various forms, the Big Five questionnaire is among the most relied-upon measures of personality in psychology (see, e.g., Digman, 1990; John et al., 2008) .
It measures personality according to five broad dimensions, or "traits": Openness, Conscientiousness, Extraversion, Agreeableness and Neuroticism. 6 The Big Five test has received increasing attention by economists as a useful tool in explaining heterogeneity in individual preferences (Borghans et al., 2009; Daly et al., 2009) , academic achievement and labor market performance (Barrick and Mount, 1991; Judge et al., 1999; Heckman and Rubinstein, 2001; Zhao and Seibert, 2006; Heckman et al., 2006; Borghans et al., 2008a; Heckman and LaFontaine, 2010 Table B1 in the Appendix for details. 7 Information on languages spoken is only available for Spanish students. Our study was conducted in a bilingual region of Spain. Thus, we wanted to measure whether a subject was fluent in any other language in addition to Spanish and Catalan. 8 In the analysis of Section 6 we drop the evidence from Projects 1 and 6 because the former employs hypothetical payoffs and the latter has insufficient observations. of 21 binary choices. Option A corresponds to a sure payment whose value increases along the sequence from 0 to 1000 pesetas.
9 Option B is constant across the sequence and corresponds to a 50/50 chance to win 1000 pesetas. For both MPL and RLP, one of the binary choices is selected randomly for payment at the end of the experiment.
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Social preferences. The data analyzed in this paper are taken from Project 4
and consist of a sequence of 24 distributional decisions borrowed from Cabrales et al. (2010) . Individuals are matched in pairs and must choose one out of four options.
An option corresponds to a pair of monetary prizes, one for each subject within the pair. Then, one of the two individuals is chosen randomly to be the "dictator", whose decision is implemented for the pair. This is the so-called "Random Dictator"
protocol (Harrison and McDaniel, 2008) .
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3 CRT and individual characteristics Table 2 reports mean values of individual characteristics for each CRT group. It also provides p-values from Kruskal-Wallis tests whose null hypothesis is that each individual characteristic follows the same distribution across the three CRT groups.
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As Table 2 shows, subjects belonging to different CRT groups vary significantly with respect to gender, 2D:4D, Neuroticism, Openness and Agreeableness. 
Physiological
We begin by looking at our two physiological measures, gender and 2D:4D. As we know from Figure 2 , both CRT scores and groups have a strong gender component, with the exception of the residual group. As a consequence, the distributions of both CRT scores and groups are significantly different across gender (Mann-Whitney U 9 It is standard practice, for all experiments ran at LaTEx, to use Spanish Pesetas as experimental currency. The reason for this design choice is twofold. First, it mitigates integer problems, compared with other currencies (USD or Euros, for example). On the other hand, although Spanish Pesetas are no longer in use (substituted by the Euro in the year 2002), Spanish people still use Pesetas to express monetary values in their everyday life. In this respect, by using a real (as opposed to an artificial) currency, we avoid the problem of framing the incentive structure of the experiment using a scale (e.g., Experimental Currency) with no cognitive content.
10 Figure A1 in the Appendix shows the user interfaces of the MPL and RLP protocols. 11 The user interface for the distributional decisions is shown in Figure A2 in the Appendix. 12 The Kruskal-Wallis test is a multiple-sample generalization of the Mann-Whitney U-test (Kruskal and Wallis, 1952) . Tables B2 and B3 in the Appendix present further mean values and tests disaggregated by gender. 13 We also consider grades and financial literacy later in the paper (see Section 6). Our finding that males score significantly higher than females in CRT adds further support to the existing literature (Frederick, 2005; Oechssler et al., 2009; Brañas-Garza et al., 2012; Bosch-Domènech et al., 2014) . Fewer studies have explored the relationship between 2D:4D and cognitive ability. Brañas-Garza and
Rustichini (2011) Table 3 reports the estimated coefficients of some ordered logit regressions in which Big Five scores (interacted with gender) are included in the set of independent variables. As Table 3 shows, in all regressions, Neuroticism and Extraversion are statistically significant. 14 There are no significant interactions between gender and personality traits in our regressions.
Psychological
(1) Borghans et al. (2008a) examine the impact of personality traits on scores in various cognitive tests, including CRT, in a sample of 128 students. Consistently with us, they find that Extraversion is negatively related with the probability of answering correctly. In their data, Openness correlates positively with CRT, whereas in our regressions the coefficient on Openness is also positive, but not significant. Similarly, Neuroticism is negatively correlated (although, in their data, the estimated coefficient is not significant).
Socio-demographic
The regressions of Table 3 include two socio-economic indicators: whether the subject speaks more than two languages and whether at least one parent holds a university degree. Controlling for other variables, speaking more than two languages turns out to be significant, whereas family education is not. Fluency in more than two languages very likely indicates a relatively high socio-economic status in Spain,
where the average student is unlikely to be fluent in more than two languages without additional family investment in private education.
CRT: nature or nurture?
We have used biological, psychological and socio-economic measures as independent variables in our CRT regressions. Our findings that both gender and 2D:4D correlate significantly with CRT, together with those reported in Brañas-Garza and Rustichini (2011) and Bosch-Domènech et al. (2014) , lend support to the idea that physiological factors (i.e., nature) may affect CRT performance. In contrast, the significant effect of languages also suggests that educational investment (i.e., nurture) matters. However, it is difficult to establish a causal relationship here because cognitive ability and intrinsic motivation might themselves affect a subject's ability to learn new languages.
Finally, we also found certain psychological measures to be correlated with CRT.
Even though the relative importance of biological and social determinants of personality is less clear, evidence suggests substantial heritability in Big Five scores. For instance, twin studies have estimated that genetic influence can account for around 50% of the variance in Neuroticism or Extraversion (Loehlin, 1992; Jang et al., 1996; Loehlin et al., 1998) .
To quantify the effect of our explanatory variables on CRT scores, we predict the probability of having zero correct answers to CRT for different subgroups in our sample. 15 The probability that males answer zero questions correctly is 0.47, controlling for all other covariates, whereas females have a probability of 0.70. Subjects with right hand 2D:4D one standard deviation below average have a probability of 0.56 of having zero correct answers, whereas those with 2D:4D one standard deviation above average have a probability of 0.60. A score one standard deviation above rather than below average in Neuroticism leads to a 9% difference (0.61 and 0.56, respectively). Similarly, a score one standard deviation above rather than below average in Extraversion leads to a 7% difference (0.60 and 0.56, respectively). Finally, subjects speaking more than two languages are 13% less likely to have zero correct answers to CRT than those who do not (0.53 vs 0.62).
In sum, our results highlight the large gender difference in performance in CRT that remains after controlling for other individual variables: females are almost 50% more likely than males to answer all CRT questions wrong. Variations in personality scores or in the digit ratio of two standard deviations led to much more moderate changes in the predicted probability of giving zero correct answers in CRT (7-9%).
Finally, our evidence suggests that educational investment (as proxied by the number of languages spoken) could play a more important role than the psychological and physiological characteristics considered here.
CRT and risk preferences
We now turn our attention to our behavioral evidence, starting with the analysis on how cognitive reflection relates with risk attitudes. As we already discussed in Section 2, we rely on two different choices formats: RLP and MPL. Contrary to MPL, in RLP lotteries are neither ordered with respect to their associated profitability (proxied by the expected return), nor with respect to their associated risk (proxied by the variance). Instead, the presentation of each lottery pair is artificially manipulated, precisely to control for possible order effects.
15 We use the estimates in column (5) of Table 3 . Remember from Figure 2 that the modal number of correct answers to CRT is zero for both males and females. Figure 4 shows that, once we split our subject pool by gender, females tend to be more risk averse than males within the same CRT group. Besides, for men there are no significant differences in risk aversion across groups, while for women it is higher for reflective group than for the others.
This evidence suggests that both cognitive ability and gender play an important role in explaining subjects' risk attitudes.
Panel C in Figure 4 , displays the relative frequency of risky choices in MPL (i.e., the lottery that yields a 50-50 chance to get all or nothing) for those subjects whose behavior satisfies minimal "consistency conditions", that will be explained and discussed in Section 6.2. Panel D shows the same information disaggregated by gender.
As Panel C shows, aggregate behavior of all CRT groups is almost identical.
However, when we disaggregate by gender, we see that risk aversion slightly decreases moving from the reflective to the residual group for males, while this pattern is exactly reversed for females. We also observe that the relative frequency of risky choices for reflective subjects is the same for males and females, although females' choices have higher variability.
There is a caveat here. The summary statistics of Figure where higher ρ is associated with higher risk aversion (Andersen et al., 2008) . that it is only significant between reflective and impulsive subjects. When we test for the differences across CRT groups by gender, we find that the overall difference between reflective and impulsive subjects is mainly driven by females. We also find a significant difference between reflective and residual females that is hidden in the aggregate estimations.
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As for the MPL data (right panel), the p-values at the bottom of Table 4 show that, at the aggregate level (first column), differences in risk aversion across CRT groups are not significant, thus confirming the preliminary evidence in Figure 4 . The same result also holds when we disaggregate by gender, suggesting that the trends we observe in Figure 4 are not statistically significant. Table 4 : Structural estimation of risk aversion (ρ) using data from RLP and MPL protocols.
Maximum likelihood estimates. Robust standard errors in parentheses. *** p<0.01, ** p<0.05, * p<0.1. P-values are from t-statistics to test the hypothesis that the difference in risk aversion between two CRT groups is equal to zero.
CRT and Social Preferences
The relationship between cognitive ability and social preferences is, to some extent, yet to be explored. Chen et al. (2013) find that subjects who perform better in the Math portion of the SAT are more generous in both the Dictator game and in a series of small-stakes dictatorial decisions known as Social Value Orientation (SVO).
In contrast, Ben-Ner et al. (2004) find that the performance in the Wonderlic test is weakly and negatively correlated with giving, especially for females. 17 Benjamin 16 The sign and significance of risk aversion estimated parameters and their differences by CRT groups in Table 4 are unchanged if the female dummy is added as independent variable, as shown in Table C1 in the Appendix. The same holds if estimates are obtained by using linear regressions, as shown in Table C2 . 17 The Wonderlic test score is positively correlated with various measures of intelligence (Hawkins et al., 1990) . See footnote 1 for its definition. giving in different pro-social tasks (e.g., charitable giving, Dictator Games, etc. . . ) and "cognitive load", which they measure by asking subjects to memorize numbers of 7 digits, some of which are easy (hard) to remember, e.g., 1111111 or 1234567 (9325867 or 7591802). They find that the correlation between cognitive load and giving is small.
Our distributional data are drawn from Project 4 and consist of a sequence of decisions over four monetary payoff pairs in which the identity of the best-paid player is constant across choices. Since choices are not naturally ordered, we provide some descriptive evidence of this experimental environment by introducing an ad hoc index, borrowed from Project 6, which measures the share of the pie allocated to the Dictator (conditional on the specific round choice set): Before assessing the empirical content of this preliminary evidence, notice that,
by analogy with what we have just discussed for risky choices, Figure 5 captures the economic trade-off underlying Dictators' decisions only partially, as it is calculated looking at the Dictator's payoffs only, and not at the Recipient's. This contrasts with the common view which models social preferences by measuring relative comparisons between the Dictator's and the Recipient's payoffs.
For this reason, we test the robustness of the preliminary evidence of Figure   Figure 5 by estimating, by maximum likelihood, the classic Fehr and Schmidt (1999) model of social preferences, according to which the Dictator's utility associated with option γ, u(γ), not only depends on her own monetary payoff, x D (γ), but also on that of the Recipient, x R (γ), as follows:
where the values of α and β determine the Dictator's envy (i.e. aversion to inequality when receiving less than the Recipient) and guilt (i.e., aversion to inequality when receiving more than the Recipient), respectively. 18 We estimate α and β by using a multinomial logit model in which the utility associated with the Dictator's choice of allocation, γ, follows equation (3). We obtain the estimates by maximum likelihood and by clustering standard errors at the subject level. The estimates in Table 5 are all positive and significant across the three CRT groups, indicating inequity aversion (i.e., positive envy and guilt) as the predominant behavior (Cabrales et al., 2010) . Our estimates also show highly significant correlation between our CRT partition dummies and the model's estimated coefficients: when we test pairwise differences in the estimates between CRT groups (see bottom of Table 5 ), we find that impulsive subjects have higher distributional concerns than reflective ones, (p = 0.003). In addition, we find that they are also weakly more guilty than the residual group (p = 0.068), and this is mostly driven by males' behavior (p = 0.009).
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The observed differences in social preferences by CRT group, particularly between reflective and impulsive subjects, can be rationalised by the prediction that dual cognitive systems drive individuals' decisions (Kahneman, 2011) . This is supported by evidence that subjects with high CRT score are less inclined to behavioural biases than those with low CRT (Bergman et al., 2010; Hoppe and Kusterer, 2011; Oechssler et al., 2009 ) and by related evidence that subjects' altruism is correlated with their 2D:4D (Brañas-Garza et al., 2013) .
In a companion paper, Ponti and Rodriguez-Lara (2014) use data from Project 19 The sign and significance of social preferences estimated parameters and their differences by CRT groups in Table 5 are unchanged if the female dummy is added as independent variable, as shown in Table C3 in the Appendix.
2 on a Linear Dictator Game of 98 subjects and condition the estimates of Fehr and Schmidt (1999) model one the same CRT group partition used in this paper.
They also find that inequality aversion is typical of impulsive subjects in "standard" Dictator Games (where Dictators' and Recipients' payoffs are negatively related).
By contrast, reflective subjects are associated with negligible social concerns, with the exception of a higher unconditional altruistic attitude, i.e., negative envy and positive guilt, in situations where the Dictator's payoff is held constant.
Is CRT another rationality test ?
In this section we study whether CRT scores and groups are related with measures of "consistency" associated with subjects' behavior in the experiments, as well as alternative proxies of subjects' cognitive ability. As for the former, our indicators of consistency are related with the lottery choices in RLP and MPL experiments.
As for the latter, we consider two additional measures of cognitive ability: educational achievement and financial literacy. Even though these two measures may depend on many factors, we follow Frederick (2005)'s intuition that certain aspects of cognitive ability, such as reading comprehension and mathematical skills, may aid performance in CRT and are likely to correlate with educational achievement and financial literacy, too.
Consistency in lottery choices
In this section we test whether cognitive reflection is related with subjects' consistency across lottery choices by using both MPL and RLP data. As for MPL, a "consistent" subject is defined as one whose choices satisfy these conditions:
1. She should always choose Lottery B (A) in Decision 1 (21) in the sequence. This condition is due to first-order stochastic dominance.
2. She should switch from Option B to Option A only once in the sequence. This is due to monotonicity and transitivity.
This joint condition partitions our subject pool into two subgroups of (in)consistent subjects, respectively. In a similar vein, another proxy for consistency can be de-rived by counting the number of switches observed for any given individual, with "inconsistency" growing with the number of switches. of reflective subjects are consistent. This frequency falls to 75% for the other two groups. The 95% confidence intervals in Figure 6 show that reflective subjects are significantly more consistent than any of the other groups, while the difference between the other two subgroups is not significant. Also notice that we do not observe significant gender differences in consistency within each CRT group. Figure 6 , the number of switches for the reflective group is significantly smaller than those of the the other two groups, for which we do not detect a significant difference. Again, we do not detect significant gender differences within each CRT group.
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Also RLP data provide a relatively straightforward consistency test, in that there are two decisions (out of 24) in which lotteries can be ranked by first-order stochastic dominance. In this respect, "consistent" subjects should never go for the dominated lottery, independently on their degree of risk aversion, ρ, and -actuallyfor a much broader family of behavioral models of choice under risk than expected utility maximization. Looking at our RLP data, we found that no reflective subject (out of 33) is inconsistent according to our definition, while we found 4 (out of 128, 3%) within the impulsive group and other 4 (out of 31, 13%) within the residual group. To Mann-Whitney standards, these differences are significant, except that between reflective and implulsive.
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To summarize, our data clearly show that reflective (residual) subjects are more (less) likely to act consistently in our lottery tasks, respectively, with no detectable 20 Table C4 in the Appendix reports Mann-Whitney-Wilcoxon tests for pairwise comparisons across CRT groups, both for the full sample and by gender. Table C5 reports the same tests for gender differences. Results are in line with those reported here.
21 Incidentally, among the 8 inconsistent subjects, there are 5 males and 3 females.
gender effect.
Grades and financial literacy
Extensive evidence documents that educational achievement is positively correlated with labor market outcomes (Heckman et al., 2006) . Similarly, financial literacy has been shown to correlate with stockholding (Christelis et al., 2010) and is an increasingly important objective in high school curricula (Mandell and Klein, 2009 Table 6 : CRT, GPA and financial literacy.
Ordered Logit estimates. Robust standard errors in parentheses. * p<0.1; ** p<0.05; *** p<0.01
We borrow Lusardi and Mitchell (2014) test of financial literacy, which consists of 3 questions on subjects' general knowledge of financial markets. Consistently with Frederick (2005) , the ordered logit estimates in Table 6 show that the GPA coefficient -which we measure using subjects' grades at university from 0 to 100-is statistically significant. Also financial literacy is also positively and significantly correlated with CRT. However, after controlling for gender the effect is no longer significant. It seems that the aggregate correlation between CRT and financial literacy is driven by the fact that females in our sample have lower financial literacy.
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Discussion
Overall, our results confirm a strong gender component in CRT performance.
With regards to other individual characteristics, we find significant, although quantitatively much smaller, correlations between CRT and 2D:4D, personality traits and family education.
We have also studied whether cognitive reflection is correlated with risk and social preferences. Our structural estimations with RLP data show that reflective subjects tend to be less risk averse than impulsive ones, especially for females. By contrast, MPL data show no significant difference by CRT group or gender, in line with the criticism of Andersson et al. (2013) . 23 As for social preferences, impulsive subjects are more envious and guilty than reflective ones, and impulsive males are more guilty than the residual group, while females are not. This evidence complements the findings in Ponti and Rodriguez-Lara (2014) who employ the Dictator Game data of Project 2 and find that, once again, impulsive subjects are those whose behavior markedly differs from that of the other two groups (again, in the direction of inequity aversion).
Finally, we have studied the correlation between cognitive reflection and alternative proxies of cognitive ability. Here we have found that reflective subjects are more likely to satisfy basic consistency requirements in their lottery choice, in contrast with the other two groups (especially, the residual), which are, instead, more prone to violate such conditions. In line with Frederick (2005), we have also found that academic performance (GPA) is positively correlated with CRT. Similar considerations hold for financial literacy, which is also correlated with CRT. However, in this case, the effect seems to be uniquely driven by the underlying gender difference.
Additional experimental sessions seem required to increase the low sample size and obtain more robust evidence with respect to this result.
As mentioned in the introduction, it is worth emphasizing that CRT provides not only a measure of cognitive ability, but also of impulsiveness. Furthermore, our analysis shows that it is significantly correlated with various individual character- interesting to check whether the correlation between risk aversion and CRT holds after controlling for financial literacy, or whether its association with social preferences remains after the inclusion of personality traits and alternative measures of rationality. Unfortunately, the structure of our data is such that we do not have enough observations to perform these types of tests.
By the same token, the observed gender difference in CRT scores remains open to interpretation. The existing literature agrees on a strong gender difference in CRT but, to the best of our knowledge, does not provide an explanation for this finding. Our own evidence as well as that of earlier studies (e.g. Frederick, 2005; Bosch-Domènech et al., 2014) suggest that this difference remains after controlling for a number of individual characteristics such as personality, education, prenatal exposure to testosterone, mathematical ability, etc. One important factor that has received limited attention in the literature regards the incentive structure under which the test is administered, that is, whether or not subjects are rewarded for each correct answer. This could be important if females turn out to have less intrinsic motivation to perform well in this test.
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We have only found a few studies that compare CRT performance by gender, checking whether the test is incentivized or not. Oechssler et al. (2009) and 0.55 for males and females, respectively) than the rest of the cited references, which suggests that gender differences in performance may be reduced when the CRT is incentivized.
We conclude by recalling that this paper exploits the richness of our dataset only partially, with particular reference to our behavioral data, in that it focuses on individual decision tasks (mainly related with risk and social preferences).
The link between cognitive reflection and behavior in strategic environments is being studied elsewhere (take, for example, projects 1, 2, 4, 6 or 7). For instance, Ponti and Carbone (2009) find a negative correlation between CRT scores and the level of noise of subjects' play in an experimental model of informational cascades, while Ponti et al. (2014b) , within the setting of a simple principal-agent model with moral hazard, show that reflective principals offer higher wages, which, in turn, yield higher effort levels and profits. By the same token, reflective agents exert more effort, which also results in higher expected profits in the experiment.
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Moving to a rather different behavioral domain, Ferrara et al. (2015) find that sleep deprivation makes reflective subjects more likely to choose riskier lotteries and induce a more altruistic behavior. By contrast, Albano et al. (2014) do not detect significant differences across CRT groups in both winning probabilities or expected profits in an experimental procurement auction. A more detailed study to relate such a dispersed evidence is currently under way.
25 More evidence on the interaction between CRT performance and strategic behavior can be found in other articles of this special issue. Benito-Ostolaza et al. (2015) , for example, find that high scoring subjects in the Raven's test play more strategically in coordination games. Jones et al. (2015) find that high-CRT people tend to reciprocate more in the second round of the classical Prisoner's Dilemma. Baghestanian and Frey (2014) find that high-CRT GO players tend to be more cooperative in a series of classical games. Lohse (2015) finds that high-CRT people contribute more in a classical one-shot public good game. Interestingly, this effect disappears when they have little time to make their decisions. Table C1 : Risk aversion by CRT group: structural estimation using data from RLP and MPL protocols.
Maximum likelihood estimates. Robust standard errors in parentheses. *** p<0.01, ** p<0.05, * p<0.1. P-values are from t-statistics to test the hypothesis that the difference in risk aversion between two CRT groups is equal to zero. The total number of observations is the product between the number of subjects and the number of lottery choices per subject. Table C2 : OLS estimation of risky choices using data from RLP and MPL protocols.
Means of risky choices by subjects over the number of lotteries played are used. In RLP subjects play 24 lotteries and the risky option in each of them is the one with the highest variance. In MPL the subjects play 21 lotteries and the share of risky choices is computed as the relative frequency of risky lottery options chosen. Robust standard errors in parentheses. *** p<0.01, ** p<0.05, * p<0.1. P-values are from t-statistics to test the hypothesis that the difference in risk aversion between two CRT groups is equal to zero. The total number of observations is the product between the number of subjects and the number of lottery choices per subject.
(1) Table C5 : P-values of Mann-Whitney-Wilcoxon tests of gender differences in the relative frequency of consistent subjects and number of switches by CRT group. *p-value<0.1, **p-value<0.05, ***p-value<0.01
